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zero in finite time. The AFTSMC, incorporating the fuzzy logic controller (FLC), the TSMC,
and an adaptive scheme, is designed to retain the advantages of the TSMC while reducing
the chattering. The adaptive law is designed on the basis of the Lyapunov stability criterion.
The self-tuning parameters are adapted online to improve the performance of the fuzzy
Fuzzy logic controller terminal sliding-mode controller (FTSMC).. Thus, .it does not require detailed system param-
Robotic manipulators eters for the presented AFTSMC. The simulation results demonstrate that the MIMO
Sliding-mode AFTSMC can provide a reasonable tracking performance.
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1. Introduction

It is well known that robotic manipulators have to encounter nonlinearities and various uncertainties in their dynamic
models, such as friction, disturbance, and load changing, and it is very difficult to reach excellent performance when the con-
trol algorithm is completely based on the robotic plant model. Thus, designing a robotic manipulator controller is a serious
challenge for engineers. In the last few decades, the sliding-mode control strategy has received special attention [3,8,10-
12,14,17,18,20,24,37,45,46] because this method provides a systematic approach to retaining asymptotic stability and robust
performance. However, chattering is a drawback of the sliding-mode control. While fuzzy logic has been applied to nonlinear
systems with uncertainties [1,2,9,13,19,21,22,26-29,35,36,38,42,43,47,50,51], the large number of fuzzy rules makes the de-
sign complex.

Recently, the concept of integrating fuzzy logic control and sliding-mode control has become a popular research subject
[3,8,10,11,17,18,20,24,37,45,46]. Fuzzy sliding-mode control can reduce the rule number in FLC, eliminate the chattering of
sliding-mode control, and possess robustness in the presence of model uncertainty and disturbances. Hsu et al. [11]
presented a fuzzy adaptive control law using the concept of variable structure, a control algorithm that does not require
a system model. Guo and Woo [8] proposed an adaptive fuzzy sliding-mode control algorithm based on model information
that is partially known. In [24], a T-S fuzzy-model-based SMC scheme is presented, and it does not assume that the control
matrices of each T-S local linear model are identical. In [4,6,16,23,30,48], fuzzy neural networks are combined with the slid-
ing-mode algorithm to control nonlinear systems. These controllers are used to reduce the chattering of the sliding-mode
control and improve the tracking performance based on the system parameters that are partially known.

Another approach, called the terminal sliding-mode control, has been developed in [7,15,25,41,44,49,52,53]. Different
from the classical sliding-mode, the terminal sliding-mode has a nonlinear sliding surface. While reaching the terminal
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sliding-mode, the system tracking error can be converged to zero in finite time. However, the system tracking error con-
verges to zero asymptotically in the classical sliding-mode. That is, the system tracking error converges to zero in infinite
time.

In this study, a new MIMO AFTSMC is proposed for robotic manipulators, which combines the MIMO FLC, the TSMC, and
the adaptive scheme. The control algorithm is developed by combining the fuzzy method with the TSMC approach, which
provides a simple way to design the fuzzy controller systematically and drives the system tracking error to converge to zero
in finite time. The fuzzy terminal sliding-mode controller (FTSMC) can not only reduce the rule number in the FLC, but also
reduce the chattering in the TSMC. The parameters of the normalization factor of output variable in the fuzzy mechanism
and the output of the compensator are adapted online to improve the performance of the fuzzy terminal sliding-mode con-
trol system. The adaptive scheme does not require prior knowledge of dynamic parameters and can adjust the parameters of
the controllers to reduce the error between the plant and the desired trajectories. This control algorithm can be applied to n-
link robotic manipulators with unmodeled dynamics, unstructured uncertainties, and external disturbances. There are sev-
eral advantages to the proposed control algorithm. First, it does not require system parameters. Second, the control input
chattering is reduced. Third, the system tracking error converges to zero in finite time. Finally, the normalization factor of
the output variable in the fuzzy mechanism and the output value of the compensator are adapted online.

This study is organized as follows. In Section 2, the TSMC for robotic manipulators is proposed. In Section 3, we propose a
design method for MIMO AFTSMC for robotic manipulators. Section 4 gives the simulation example, and the conclusions are
given in Section 5.

2. TSMC for robotic manipulators

This section describes the TSMC that is applied to robotic manipulators. The TSMC design can be decoupled in two steps.
The first step is the selection of an appropriate terminal sliding surface. The second step, a discontinuous control law, is de-
signed so that it will drive the system state toward terminal sliding surface and guarantee the stability of the system.

Consider the dynamic equation of general n-link robotic manipulators [40]

H(q)q +C(q,9)q +G(q) + Ty =1, (1)

where

q € R" is the joint angular position vector;
q € R" is the joint angular velocity vector;

g € R" is the joint angular acceleration vector;

T € R" is the vector of the control input;

H(q) € R™" is the inertia matrix;

C(q,q) € R™" is the matrix of Coriolis and centrifugal forces;

G(q) € R" is the gravity vector; and

T, € R" is the vector of generalized input due to disturbances or unmodeled dynamics.

The inertia matrix H(q) is symmetric and positive definite, and it is bounded as m; < |H(q)|| < m, where m; and m, are
positive constants. The matrix H(q) — 2C(q, q) is a skew symmetric and satisfies x”[H(q) — 2C(q, q)]x = 0 where X isann x 1
nonzero vector. The gravity vector is bounded as ||G(q)|| < g, where g, is a positive function of q. For simplification,
H(q),C(q,q), and G(q) are written as H, C, and G, respectively.

Let the tracking error

e=q-—qg (2)

where q is the joint position and qg is the desired position.
To obtain the finite time convergence of the system tracking error, the terminal sliding surface is defined as

s=eé4ael? 3)

where a = diag[o, . ..,%;,. ..,0,] in which «; (i = 1,...,n) is a positive constant, p and q are positive odd integers and satisfy the
following conditions [53],

p>q and 2q>p. (4)
The terminal sliding-mode is then defined as s =0 or

e+ ael? = 0. (5)
Note that the control output of TSMC can be written as

u't(e,t), when s(e) > 0,
u(e,t) =
u (e,t), when s(e) <0.
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The terminal sliding surface s can be driven to the terminal sliding-mode s = 0 [53].
In the linear sliding-mode, the sliding surface is defined as
s=e+Je, (6)

where 4 = diag[/4,...,2,...,2y] in which 4; (i=1,...,n) is a positive constant. Then, the system tracking error converges to zero
asymptotically.
However, in the terminal sliding-mode, the system tracking error can be expressed in the following form

& =—oe?’ i=1,....n (7)
The solution of Eq. (7) for the convergence time t; (i=1,...,n) is given by

_— /10 dei _ |ei(0)' @)

o el oc,-(l —g)

where p and q are selected to satisfy (4); the initial value of e; at t = 0 is e;(0). Thus, t; is the convergence time of the tracking
errors to zero after the terminal sliding-mode is attained.
We may interpret s of (3) as a “velocity error” term [39]

s—étae?’ =q—qq+oe’”” =q-d, (9)

$=@€+a@”) =q-ds+ae””) =q-q, (10)
where

G = qq — xe??, (11)

G = qa — (e"?)". (12)

When the system is in the terminal sliding-mode, , can be written as

. . d .. . _ . N _ T
G = Ga — aa (eq/p) = G — gdlﬂg@ie,m p)/p> & = fa + {O@ge?q LI aizgelgm ne Otﬁge’,(,,z“)/p 7 (13)
where p and q satisfy 2q > p, and then the vector q, should be bounded as the tracking error e; converges to zero in the ter-
minal sliding-mode.
Applying (9) and (10) into (1) leads to

H$=t-Hg4  — Cs — Cq, — G—T,. (14)
To prove the stability of the system, we choose the Lyapunov function as
V= %STHS. (15)

The derivative of V becomes

V =s"(1 —Hg, — Cq, — G — Ty). (16)
Choose the control input 7

T = —Ksgn(s), (17

where K = diag|K;4,...,Kj,. ..,Kq,] is a diagonal positive definite matrix and Kj; (i=1,...,n) is a positive constant.
Substituting (17) into (16) yields

n
V =s"[B—Ksgn(s)] = > _si[Bi — Kisgn(s)], (18)
i=1
where
B=-H4 - Cq - G-T,. (19)
(a) When s; # 0 and any e; # 0.

From (13) and (19), it is easy to see that if e and e are bounded, then B is bounded. Assuming |B;| < |B;|*, where |B;|* is
the upper boundary of |B;|. If K is chosen such that

Kii > ‘Bi‘*, (20)

this guarantees that the system tracking error is quickly convergent, and each Kj; should be chosen to be sufficiently large.
When s; > 0, from (20) we get
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si[B; — Kiisgn(s;)] < 0. (21)
When s; <0, from (20) we get
Si[B,‘ — Ki,»sgn(si)] <0. (22)
Thus
n
V=" "si[B; — Kisgn(s:)] < 0. (23)

i=1

(b) When system s; # 0 and e; = 0.
From (11), we obtain

. . . T . T
Qe = G — @@ = Qg — ol ol onel?] = g~ (o€l 0, o] (24)
From (12), we obtain

. d . q o - . q o - . q omm - 1"
Gr = Ga — o (e77) = {le - a]ﬁeﬁ" PP ey, i — oc,-Eeﬁ" PP e, Gan — oanESF PP en} -, (25)

where ¢, = g4 — ai%eﬁq’p)/p - €.

In this case s; # 0 and e; = 0, g; exists the singularity problem.

Refs. [44,53] addressed an approach to avoid the singularity. In the proposed method, singularity is avoided by switching
from a terminal sliding surface to a general sliding surface. In this review, singularity is avoided by switching to a nonsin-
gular terminal sliding surface (NTSS) [7]. The NTSS is described as follows:

si = e+ oe;, (26)
where o, p and g have been defined in (3) and (13).
The derivative of s; becomes
5= géf.p"”/q B+ oy, (27)

It can be seen that s; does not result in negative powers. Thus, it is able to avoid the singularity problem.

Remark 1. In this article, singularity is avoided by switching, as follows:
é +oel?, if s;=0ors =0, |e] > &

Si=1 ] (28)
&+ oe;, if 5;#0, |e| <e,

where ¢ is a positive constant.
It can be seen from (24) and (25) that if e and e are bounded, then B is bounded. Choose K such that Kj; > |B;|*, then

n
V=" si[Bi — Kisgn(s:)] < 0. (29)
i=1
It is easy to verify that the terminal sliding condition can be satisfied under the condition s; # 0.

3. MIMO AFTSMC for robotic manipulators

In this section, the MIMO AFTSMC for robotic manipulators is developed, which combines the advantages of the terminal
sliding-mode control, the fuzzy inference mechanism, and the adaptive algorithm. First, the SISO FTSMC for robotic manip-
ulators is derived, which establishes the FLC for proposed TSMC. Second, the MIMO FTSMC is proposed to deal with the mod-
el coupled of manipulators. Finally, a new MIMO AFTSMC method is presented. In this section, the adaptive law is designed
and the stability of the overall system is proved based on the Lyapunov method.

3.1. SISO FTSMC for robotic manipulators

Although the aforementioned terminal sliding-mode controller can drive the system tracking error to converge to zero in
finite time, it has several drawbacks. To guarantee that the system tracking error is convergent, each K; must be chosen so
that it is very large. Unfortunately, this large control gain may cause undesired chattering. In this section, a single-input-sin-
gle-output (SISO) FTSMC is developed to reduce the chattering.

From Eq. (17), choose the fuzzy logic controller gain u to replace the control input Ksgn(s). The new control input can be
expressed as
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T=-u, (30)

where u=[uy,...,u;...,u,]". Therefore, the sign of u; is chosen, which is the same as that of s;. Substituting (30) into (18)
leads to

V:ST[B—u]:isi[Bi—ui]. (31)
i=1

Therefore, when |s;| is large, from (19) |By| is also large so that |u;| must be given a large value. When |s;| is small, from (19) |Bj|
is also small so that |u;| can be of a smaller value. Then small |u;| will reduce the chattering. When s; is zero, u; can be zero;
therefore, V = 0. From these analyses, it is easy to make V < 0 and guarantee the terminal sliding-mode of FTSMC. The fuzzy
rules can be determined as follows:

IF s; is NB, THEN u; is NB
IFs;is N, THEN u;is N
IFs;is Z, THEN u;is Z
IFs;is P, THEN u;is P
IF s; is PB, THEN u; is PB

where s; is the input variable of the fuzzy system and u; is the output variable of the fuzzy system. Both are partitioned into five
fuzzy subsets: negative big (NB), negative (N), zero (Z), positive (P), and positive big (PB). The triangular shape membership
function of s; is shown in Fig. 1a. The singleton membership function of u; is shown in Fig. 1b. The main reasons of using trian-
gular membership functions are adopted from literature [31-34]. First, under some assumptions about the probability density
function of the input space, fuzzy partitions with triangular membership functions bring about entropy equalization. Second,
the triangular membership functions with the 1/2 overlap between neighboring fuzzy sets lead to an error-free reconstruction.
It is also worth noting that any deviation from the 1/2 overlap or modifications in the functional shape results in a nonzero
reconstruction error. These characteristics are commonly used when interfacing fuzzy sets construct with numerical datum.
Choosing the weighted average defuzzification, the output of the fuzzy inference system can be written as

M
U = ZR:lgiRluR(si) (32)
1c — M

> _r-1Hg(Si)
a
< | N8B N zZ P PB
3,
208
3
£ 0.61
o
E
B 0.4
g
& 0.2 1
a

0 f Y Y Y Y
-1 -0.5 0 0.5 1
Terminal sliding surface (s,)
S NB N z P PB
SER
£ 0.8
2
s 0.64
Qo
g
5 0.4-
8
2 0.2
a)
0
-1 -0.5 0 0.5 1
Output ()

Fig. 1. (a) Input membership function; (b) output membership function.
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where M is the number of rules, 0 is the associated singleton membership function of u; and u(s;) is the strength of the Rth
rule. Then, the output of the FTSMC for the robotic manipulators is

U = fi - e (33)

where f; is the normalization factor of output variable.
The fuzzy terminal sliding condition can be satisfied as long as each f; is chosen to be large enough such that

Ifi - tic| > [Bil", (34)
then

n n
VIZS{[B,'—UJ :Zsi[Bi—f,'~ch] < 0. (35)
i-1 i-1
Thus, there is a guarantee that the system tracking error is quickly convergent under the condition s; # 0.

3.2. MIMO FTSMC for robotic manipulators

In the SISO fuzzy system, each u; is inferred by only an individual fuzzy system. To obtain a good performance, the cou-
pling effect cannot be neglected, especially in robotic manipulators. In this section, the structure of MIMO fuzzy control
scheme provides the ability not only to deal with the model coupled but also to enhance the system performance and robust-
ness. The control diagram of the MIMO FTSMC is shown in Fig. 2.

The ith-output of the fuzzy inference system can be written as

S Ontels) _

ic 0[7 (36)
Zg’:]ﬂfe(si) l
where M is the number of rules and 6; = [0;1,. . ., 05, . . ., 0im] is the consequent parameter; and W,T = [Wit,...,Wig,... ,w,»M]T with
each variable wi as the fuzzy basis function is defined as
Ug(Si)
R = = (37)
ZRM:LUR(Si)
Then, the ith-output of the MIMO FTSMC for robotic manipulators can be expressed as
n
ui=_fi- e, (38)
j=1

where fj; is the normalization factor of the jth-output of the fuzzy inference system for ith-output variable. The fuzzy termi-
nal sliding condition can be satisfied as long as each f;; is chosen to be large enough such that

n
D - e
=

> |Bil", (39)

sl ul
=
)
>3

S; u, =4
=
(e
ae]
=
=
=

Sn u,

Fig. 2. The structure of a MIMO FTSMC.
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then

E}

V=> si[Bi—u]= zn:si {B,- - zn:f,,» : ujc} <0. (40)
i=1 j=1

i=1

Thus, there is a guarantee that the system tracking error is quickly convergent under the condition s; # 0.
3.3. MIMO AFTSMC for robotic manipulators

Although MIMO FTSMC is an effective method, its major disadvantage is that the output normalization factor of the out-
put of the fuzzy controller should have been previously tuned by trial-and-error procedures. To overcome this problem, this
subsection presents a new MIMO AFTSMC for robotic manipulators. The adaptive law is designed on the basis of the Lyapu-
nov stability criterion. The normalization factor of output variable in the fuzzy mechanism and the output value of the com-
pensator are adapted online to improve the performance of the FTSMC. The basic architecture of the MIMO AFTSMC is shown
in Fig. 3.

Let the output of the MIMO AFTSMC for robotic manipulators be

T=-Uu-ps. (41)

Adaptive Law

Nonlinear s
Sliding
Surface

Robotic Plant

Adaptive Law

Fig. 3. The architecture of MIMO AFTSMC for robotic manipulators.

q,

<Y

Fig. 4. An articulated two-link manipulator.
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The adaptive fuzzy controller output is u = f - u. in which u. is output of the fuzzy inference system and f is the normalization
factor of output variable. The output value of the compensator is ps, where p = diagla; + 04,...,a; + 0i,...,a, + 7] is a diag-
onal positive definite matrix in which a; is a positive constant, and o; is a positive value.

Substituting (41) into (1) yields

H$ = —Cs + B —u — ps. (42)

Define f* as the optimal estimation normalization factor for B. Then, there exists the optimal estimation error w;>0
(i=1,...,n) satisfying

n
530 <
=

(i=1,...,n). (43)

15
10 o7 o

N i
[ w il kil Hl u MK
I il Lt TR i

-10
-15

=———

|
!

Disturbance1 (N-m) g,
o

| | | ; ‘ ; | | |
0 2 4 6 8 10 12 14 16 18 20
time (sec)

10

,,,,,,,,,,,,,

||’ H’I H‘Hl ﬂ Hw{\l’\‘nh Iy |\HH”‘
‘, \’ i "“““ il “ | “ i HM ”| |

[6)]

]
[6)]

Disturbance2 (N-m)
o

L
o

1 i 1 i 1 i
6 8 10 12 14 16 18 20
time (sec)

o
N -
A

©

T

Mass profile of joint 1 (Kg)

[e)]

N

N

o

i i i i i i i i i
0 2 4 6 8 10 12 14 16 18 20

Mass profile of joint 2 (Kg)

1 1 1 1 1 1 1 1 1
0 2 4 6 8 10 12 14 16 18 20
time (sec)

Fig. 5. (a) The disturbance profiles; (b) the uncertain mass of the joints.
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Define the error of the normalization factor of the fuzzy output variable as

fy=Fi~f- (44)
Then
n n_ n
D firtie=Y fi- et > fi i (45)
j=1 j=1 Jj=1

Define o7ls;| as the upper boundary of the compensation for optimal estimation error w;. That is
wi<ojlsi| (i=1,...,n). (46)

And let gjls;| be the compensation value for optimal estimation error w;.

Table 1
The control parameters.
Controller Control law Adaptive law Sliding surface q p o, A Yij» O e
MIMO AFTSMC T=-u-—ps N S s = e+ ael/P 5 7 20 0 P11 = Y22 = 100 0.01
fx] 7fU7/USXuJC 0 20
Ui =3y e Gi = G = 1;s? 712=80
pi=ai* o 721 =800
o1=03=1
MIMO AFSMC T=-U-—ps fu :fu = 7ySittc s=e+je - - [200 200] 711 = Y22 = 100 -
U= S0 fy - e Gy = Gy = 1;s? 712 =380
pi=a;i*o; 721 =800
g1=0,=1
SISO AFTSMC T=—-U—ps Fo_F e s —=e -+ aelP 5 7 20 0 y1="72=100 0.01
fx*fx*hsxulc 0 20
ui=fi - Ujc éi:?ﬂ:”hsf g1=03=1
pi=ai+oi
SISO AFSMC T=—-Uu-—ps =i = pisitlic s=e+jie - - [20 0 ] V1="72=100 -
- A
ui=fi Ui 6= = n;s? W
i i i
pi=a;+0; o1=02=1
400
300
® 200
2
o)
€
o
8 100
kel
2
®
£
®
4 0
-100 ! ! ‘
-200 i i i
0 2 4 6 8 10 12 14 16 18 20

time (sec)

Fig. 6. Curves of estimated parameters.
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Define
6,‘20{*0'1-* (i:l,...,n). (47)

Choose the Lyapunov function candidate as

1
V= 2 (sTHS) + 2222% 2 22]71 48)

i=1 j=1

where H is a symmetric positive definite matrix, f2 > 0and 67 > 0, y; and #); are positive constants; therefore, V is positive
definite. Consider the derivative of V

V—é(THs+sTHs+sTHs>+ZZ fufu+z O',U,_ST[HS+CS+ZZ fvflﬁz 0,01

N
11)1’)11 11]11

s'[-Cs+B—u-— ps+Cs+ZZ f,,f,j+z 0,0,—5[3 u- PSHZZ fj,,+z o-lo-,

11]1’ 11]1‘

_Z sl[B, quu,c aisi — o;s; +Z Z ; f,,f,ﬁz Gi0i. (49)
ij 1;

i=1 j=
As S fittie = S0 fttie + >itfi e, then Eq. (49) becomes
n n__ n B
V= ZS,‘ |:Bi — <Zfijuj‘c + Zﬁfﬂjc> — a;S; — (O',‘Si + O'?Si):| +
i1 = =1 i
n n n n 1 . _
=) -siasi+ Yy |s (B,- -3 fgujc> sio;si| + Z (Z f,jf,j Si Zf,]ujc> <ﬁ Gi0; — s,»aisi). (50)
i1 i-1 = i1 \j=1 i i

=

==
t

=

| —

As s; (Bi - Zj’f‘:]fl;fujc> < |si\)B,v — Z}Llfi} - Uje| < |si|w;, the equation becomes

1: (1.
V< Z—s,a,sﬁrz Isi|w; — sia}s; +Z Zf,,( f,»j—siujc> +Zai(ﬁa,~—s? (51)
i=1 i=1 j=1 Vij i=1 i
As w; < O'HS,"
Isilwi < aisillsi| = o7 |si* = 7757 (52)

Joint 1 position (rad)

Joint 2 position (rad)

time (sec)

Fig. 7. Responses of the joint angles under MIMO AFTSMC. (Dotted line: desired trajectory, solid line: actual trajectory).
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Therefore

(53)

If the adaptive laws are chosen as

(53a)
(53b)

VigSillic,

fi

2
i

6,‘ = 61' = N;S;

o

MCnMuC
O 25 =
CPr®
FFFF
<< g <
©9o0o0
12209
=S=00

(peus) uomisod | juiof jo Joug

time (sec)

T T T T T T T T
0 L A
=980| ¢
SF R R Rt e S SR B
Lot A R
- d-dl IR RS Lo
128 oo i O S E S
=200 , , N , , ,
SSown| ”ﬂm A
| T O
T S
A R B A
A e
“““ ﬁfﬁiaiv\mi:7:ﬁlﬂ:ﬂ:;
A SN
“““ R T > = S N R A
Ly
“““ R R R St et B S SO S
A - I N R
i i i AN i i i i
“““ e =< I e
R Af R
IR R =
B R e e A
e} N (e} ~ [Te} o Yo} -~ [Te} N Te]
N o - o Qe Q o - = N
o S o s T 8 T 9
0 (peu) uonisod g juiof jo Joug

12 14 16 18 20

10
time (sec)

Fig. 8. (a) Tracking errors of joint 1; (b) tracking errors of joint 2. (Solid line: MIMO AFTSMC, dashed line: MIMO AFSMC, dotted line: SISO AFTSMC, dash-dot

line: SISO AFSMC).
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4652

then

(54)

.,1) is a positive constant, V < 0 when s 5 0. Thus, the controller with the adaptive law in (53) can drive

the system tracking error to converge to zero in finite time, which is & + e?? — 0 as t — t' where t' can be any finite time. In

Because a; (i=1,..

other words, q — q,, qQ — qq, as t — t'. Therefore, it is proved that, with the MIMO adaptive fuzzy terminal sliding-mode con-

trol input (41), the actual joint positions reach the desired trajectory in finite time.

s/peu) Ajioojen | juiop

time (sec)

(pes) Ayoojen g juior

time (sec)

Fig. 9. (a) Joint 1 velocity under MIMO AFTSMC; (b) joint 2 velocity under MIMO AFTSMC. (Dotted line: desired velocity trajectory, solid line: actual velocity

trajectory).
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Remark 2 ([5,7,38]). For evaluating the performance of the controller, we can use the performance criteria as follows:

(a) Integral of the absolute value of the error (IAE)

(55)

&
/ le(t)|dt.
Jo
(b) Integral of the time multiplied by the absolute value of the error (ITAE)

IAE
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Fig. 10. (a) The control input 1; (b) the control input 2. (Solid line: MIMO AFTSMC, dashed line: MIMO AFSMC, dotted line: SISO AFTSMC, dash-dot line: SISO

AFSMC).
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() Integral of the square value (ISV) of the control input
'ff
ISV = / u(t)dt. (57)
0
Both IAE and ITAE are used as objective numerical measures of tracking performance for an entire error curve, where t;

represents the total running time. The criterion IAE will give an intermediate result. In ITAE, time appears as a factor; it will
heavily emphasize errors that occur late in time. The criterion ISV shows the consumption of energy.

4. Simulation examples

Consider the two-link manipulators, as shown in Fig. 4. The dynamical equation of the manipulators can be described as
[39,40]

o (o] [ [0 2] ][
Hyy Hxn|lgo ha, 0 7p) G, Tg T
where

Hi1 =¢14+2c3¢08q, + 2¢48inqg,, Hijzx = Hy =C3 +€3€08q, + CaSing,, Ha = cs,
h=cssing, — c4cosq,, Gi=bycosq; +b,cos(q; +4q;), G2 =b;cos(qy +qs,)

Table 2
The performance indices.
Controller Joint Example 1 Example 2
IAE (rad) ITAE (rad-s) ISV (N-m)? IAE (rad) ITAE (rad-s) ISV (N-m)?
MIMO Joint 1 0.4325 2.2045 85,392 0.5256 3.6151 113,030
AFTSMC Joint 2 0.1889 0.8472 16,772 0.1235 0.4425 11,909
MIMO Joint 1 1.0809 8.1813 74,148 1.3626 11.4203 103,790
AFSMC Joint 2 0.5385 41116 13,008 0.3188 1.9016 9064
SISO Joint 1 0.4329 2.2062 85,806 0.5305 3.6913 109,680
AFTSMC Joint 2 0.2369 1.1414 13,854 0.2613 1.6754 10,072
SISO Joint 1 1.0711 8.1282 76,099 1.3926 11.5821 101,350
AFSMC Joint 2 0.6719 5.2541 11,013 0.8069 6.4714 8177
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Fig. 11. Curves of estimated parameters.
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with

 =h+mbB +l+mll +mll, ¢ =L +mb, c3=mbhlecosd, c4=melilesins,,

by = migly +megly, by = megl,.
The nominal parameters of the two-link manipulators are chosen as follows:
m; = 5kg, m.=25kg, L, =10m, l;=05m, Il.=05m, & =0 I =036Kem? I,=024Kgm>.

The disturbance Ty is a random signal; Fig. 5a depicts the disturbance profiles. The uncertain mass of joints 1 and 2 is illus-
trated in Fig. 5b; it can be seen that the load of the manipulators is changed at t =5, 8, 12, 16 s, respectively.

Two examples, both periodic and nonperiodic trajectories, are given in this section to illustrate the effectiveness of the
proposed approach. All the control laws and the parameters of these four controllers are listed in Table 1. The initial esti-
mated parameters are chosen as fi; =fi12 =f21=f22=0, a; =a; =1, 01 = 6, = 0. The sampling time used in the simulation is
5 ms.

4.1. Example 1

The desired joint trajectories for tracking are

{qdl] _ {—ZSin (%m)}md_

Qa2 2sin (37t)

In this example, we apply the proposed MIMO AFTSMC, the SISO AFTSMC, the classical MIMO AFSMC, and the classical SISO
AFSMC to the robotic manipulator, respectively. The system initial states are chosen as g,(0) = -1, g,(0)= 1, ¢:(0) =
42(0) = 0.

The curves of the estimated parameters are shown in Fig. 6. The responses of the joint angles under the proposed MIMO
AFTSMC are illustrated in Fig. 7, and one can find that the proposed controller provides a reasonable tracking capability in the
various uncertainties. The tracking errors of joints 1 and 2 under these four controllers are depicted in Fig. 8; the tracking
error convergence speed for the proposed MIMO AFTSMC is faster than that of the three other controllers. The joint velocities
under the proposed MIMO AFTSMC are shown in Fig. 9, while the corresponding control inputs are shown in Fig. 10. The
performance indices are tabulated in Table 2.

Joint 1 position (rad)

Joint 2 position (rad)

time (sec)

Fig. 12. Responses of the joint angles under MIMO AFTSMC. (Dotted line: desired trajectory, solid line: actual trajectory).
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4.2. Example 2

The nonperiodic trajectories for tracking are shown in Fig. 12. In this example, the system initial states are chosen as

0.5, 41(0) = 42(0) = 0.
The curves of the estimated parameters are shown in Fig. 11. The responses of the joint angles under the proposed MIMO

AFTSMC are illustrated in Fig. 12, and one can find that the proposed controller provides a fast tracking capability in the var-

q:(0) = -0.5, q,(0)

ious uncertainties. The tracking errors of joints 1 and 2 under these four controllers are depicted in Fig. 13. The joint veloc-

ities under the proposed MIMO AFTSMC are shown in Fig. 14, while the corresponding control inputs are shown in Fig. 15.

The performance indices are tabulated in Table 2.
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Fig. 13. (a) Tracking errors of joint 1; (b) tracking errors of joint 2. (Solid line: MIMO AFTSMC, dashed line: MIMO AFSMC, dotted line: SISO AFTSMC, dash-

dot line: SISO AFSMC).
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From Figs. 6, 7, 11 and 12, without any expert knowledge, one can see that the MIMO AFTSMC possesses an excellent

tracking performance after a short learning period. By comparing to Figs. 8 and 13 and Table 2, one can conclude that the

tracking performance of the proposed MIMO AFTSMC is superior to that of the three other controllers. From Figs. 9 and

14, one can find that the proposed controller shows the joint movement with high acceleration. It is obvious from Figs.

10 and 15 and Table 2 that the magnitude of control torques are almost the same.

5. Conclusions

In this study, a MIMO AFTSMC for robotic manipulators has been developed, which integrates the MIMO FLC, the TSMC,
and the adaptive scheme. The combined scheme is shown to have the merits of these approaches. This control algorithm is

A------r-----—
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Fig. 14. (a) Joint 1 velocity under MIMO AFTSMC; (b) joint 2 velocity under MIMO AFTSMC. (Dotted line: desired velocity trajectory, solid line: actual

velocity trajectory).
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Fig. 15. (a) The control input 1; (b) the control input 2. (Solid line: MIMO AFTSMC, dashed line: MIMO AFSMC, dotted line: SISO AFTSMC, dash-dot line: SISO
AFSMCO).

designed on the basis of the Lyapunov stability criterion, which can be applied to n-link robotic manipulators with unmod-
eled dynamics and uncertainties. The proposed MIMO AFTSMC is shown to have the following four characteristics. First, the
scheme presented can drive the system tracking error to converge to zero in finite time. Second, the proposed scheme can
eliminate the chattering of the TSMC schemes and reduce the rule number of the FLC. Third, the adaptive scheme does not
require prior knowledge of dynamic parameters. Finally, the control algorithm can be applied to n-link robotic manipulators
with unmodeled dynamics, unstructured uncertainties, and external disturbances. The effectiveness and the validity of the
MIMO AFTSMC have been demonstrated by computer simulations. The proposed control can achieve the best performance in
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